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Abstract

This thesis focuses on lateral dynamics control of an electric vehicle with 4 in-wheel motors
(IWMs). The controller uses rear steering and torque vectoring as the active systems to
improve vehicle lateral dynamics. The aim of the controller is to improve the yaw rate
while reducing the vehicle sideslip angle. The controller should be able to handle non-
linearity while being stable and able to run in real-time. We implement a feedforward
controller and an integral terminal sliding mode controller (ITSMC). The actuator inputs
are first derived using the linearised single track model (LSTM) and then tested with the
nonlinear 14DOF model using VI-CarRealTime (VI-CRT) software.

The reference values for the controller are calculated using a logistic function. The param-
eters for the logistic function are fitted to the yaw rate-steering wheel angle curve of the
passive vehicle. The fitted parameters are then scaled to obtain the desired improvement
in the reference values as compared to the passive vehicle. The ITSMC is able to track
the reference yaw rate while improving the sideslip angle response of the active vehicle.
The I'TSMC relies on real time knowledge of sideslip angle which cannot be measured in
the real vehicle. The sideslip angle is thus estimated by adding an extended Kalman filter
(EKF) to the control loop. The controller performance with and without EKF is found

to be similar for moderate and high lateral accelerations.

Keywords: Sliding Mode Control, Integral, Terminal, Lateral Dynamics Control, Multi-
Input Control, Extended Kalman Filter
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Sommario

Questa tesi si concentra sul controllo della dinamica laterale di un veicolo elettrico con
4 motori posizionati allinterno delle singole ruote (IWM). Il controllore utilizza lo sterzo
posteriore ed il torque vectoring come sistemi attivi per migliorare la dinamica laterale
del veicolo. Lo scopo del controllore ¢ quello di migliorare la risposta della velocita di
imbardata in combinazione con la riduzione dell’angolo di assetto. Il controllore dovrebbe
essere in grado di gestire la non linearita rimanendo stabile e funzionando in real-time.
Nella tesi sono implementati un controllore feedforward ed un controllore sliding mode
integrale terminale (ITSMC). Gli ingressi degli attuatori sono prima ottenuti utilizzando
il modello di veicolo monotraccia linearizzato (LSTM) e poi testati con il modello non
lineare a 14 gradi di liberta utilizzando VI-CarRealTime (VI-CRT).

Le quantita di riferimento per il controllore sono definite tramite una funzione logistica. I
parametri di questa funzione logistica sono tarati sulla curva che lega velocita di imbardata
ed angolo di sterzo per il veicolo passivo. Successivamente questi parametri vengono sca-
lati per ottenere il miglioramento desiderato delle quantita di riferimento rispetto a quelle
assunte dal veicolo passivo. Il controllore ITSMC ¢é in grado di seguire il riferimento
della velocita di imbardata e contemporaneamente migliorare la risposta dell’angolo di
assetto per il veicolo attivo. Il controllore ITSMC si affida alla conoscenza in tempo reale
dell’angolo di assetto, che non puo essere misurato in un veicolo di serie. L’angolo di
assetto & quindi stimato tramite ’aggiunta al circuito di controllo di un filtro di Kalman
esteso (EKF). Le prestazioni del controllore con 'aggiunta dell’ EKF sono simili a quelle

del controllore senza EKF per accelerazioni laterali moderate o elevate.

Parole chiave: Controllo sliding mode, Integrale, Terminale, Controllo della dinamica

laterale, Controllo multi-ingresso, Filtro di Kalman esteso
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]_ Introduction

The automotive industry has started shifting its focus towards commercial production
of electric vehicles. From vehicle dynamics point of view, this is beneficial since electric
motors are easier to control and faster to respond when compared to internal combustion
engines (ICE). Moreover in recent times, electric actuators, computational power and
sensors have become cheaper and more easily accessible. All these factors have opened a
lot of possibilities for vehicle lateral dynamics control which may not be available 30 — 40

years ago.

The availability of fast actuators, powerful on-board computer and cheap sensors has
allowed the implementation of complex controllers which are highly effective in controlling
vehicle dynamics. More emphasis is being put on control strategies which are able to adapt
to changing environmental conditions or are robust to these changes. The availability of
detailed vehicle models and simulation software has made it easier to simulate and analyse

the performance of these controllers before implementing them on a real vehicle.

Vehicle lateral dynamics mainly focuses on the cornering performance of the vehicle. This
is determined by vehicle yaw rate (¢) i.e. vehicle angular velocity about the vertical axis
passing through its centre of gravity and vehicle sideslip angle (/) i.e. inverse tangent of
the ratio between lateral (V) and longitudinal (V) velocity of the vehicle defined in the

moving reference system aligned with the vehicle as shown in Figure 1.1.

x

B = arctan (%) (1.1)

1.1. Problem Statement

The aim of this thesis is to develop a lateral dynamics controller for the vehicle equipped
with active rear steering (ARS) and 4 in-wheel motors which allow torque vectoring (TV).
The aim of the controller is to improve the yaw rate response while minimizing vehicle

sideslip angle as compared to the passive vehicle.
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Figure 1.1: Single Track Model (STM) of a vehicle in curve with ARS and TV.

The lateral dynamics of a real vehicle is highly nonlinear. These nonlinearities arise
mainly from nonlinear tyre forces, 3D effects like load transfer between left and right
wheels during cornering and front and rear axles during acceleration or braking and due

to suspension kinematics.

The control problem is further complicated by limited total force available at each wheel,
difference in relaxation lengths for longitudinal and lateral forces, actuator dynamics,
external disturbances, sensor noise, parameteric uncertainties and lack of sensors for mea-

suring fundamental lateral dynamics quantities such as vehicle sideslip angle.

The controller should be fast, stable and be able to handle the nonlinear behaviour of
the vehicle. It should be able to run in real time while relying only on easily available
cost-effective sensors. The controller should also be robust in order to handle any external

disturbances or change in environmental conditions such as tyre-road friction coefficient.

1.2. Thesis Outline and Structure

The thesis is structured into the following chapters:

e Chapter 2: The state of the art for the modelling and simulation of vehicle lateral

dynamics, the controllers and vehicle state estimators is presented in this chapter.

e Chapter 3: The equations of motion for the linearised single track model (LSTM)
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of a vehicle equipped with ARS and TV are derived in this chapter. The effect of
each actuator on vehicle lateral dynamics is analysed by evaluating step response

and frequency response of the transfer functions.

e Chapter 4: In this chapter two controllers: feedforward and integral terminal sliding
mode controller are derived and tested using the LSTM. The chapter presents the
method used for calculating reference yaw rate and sideslip angle. The chapter also
presents the main highlights of extended Kalman filter (EKF) used to estimate the

sideslip angle.

e Chapter 5: All the simulation results for steady state and transient maneuvers
performed using the more realistic VI-CarRealTime model are presented in this

chapter.

e Chapter 6: Concludes the thesis with an analysis of key results and comments on

future work.
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2 State of the Art

In this chapter, the problem of vehicle lateral dynamics and control is presented in detail.
The state of the art for modelling and simulation of vehicle lateral dynamics, controllers
and observers for estimating unmeasurable physical quantities and parameters is presented

and discussed.

2.1. Lateral Dynamics

The vehicle lateral dynamics focuses on the planar motion of a vehicle in a turn. The
lateral dynamics involves the study of vehicle’s response to steering inputs for different
vehicle speeds and environmental conditions such as tyre-road friction coefficient and
external disturbances. During a turn, the vehicle body experiences yaw rotation i.e.
rotation about the vertical axis passing through its centre of gravity (CoG), roll rotation
i.e. rotation about an axis passing through its CoG and aligned with the longitudinal

direction of the vehicle, and longitudinal motion of the vehicle.

The vehicle CoG is located at a certain height above ground. This induces a load transfer
proportional to lateral acceleration from inner to outer wheel while negotiating a turn.
The roll motion of the vehicle also induces some steer of the wheels due to the presence
of suspension. If the vehicle is accelerating or braking while turning, there will be load
transfer between front and rear axle of the vehicle. These phenomena can affect the lateral

force generated by the tyres.

The distribution of load transfers also depends on suspension characteristics of the vehicle.
For example, a stiff anti-roll bar at the front axle will reduce body roll while decreasing
the total lateral force generated at the front axle. Similarly, certain tuning of suspension
parameters may produce more lateral forces while increasing body roll and sacrificing
driver and passenger comfort. Thus, the lateral dynamics of the vehicle is indirectly

affected by its vertical dynamics.

Vehicle lateral dynamics is also affected by its longitudinal dynamics. This is mainly due
to the limited force that can be generated by each tyre. If the vehicle acceleration is high,

the longitudinal forces at each tyre are also high. Since total force generated by each tyre
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is limited by friction and vertical load, the available lateral force will reduce in comparison

to a vehicle cruising at constant speed. This affects vehicle’s response to steering inputs.

Tyres are the only contact point between the vehicle and the ground. The force generated
by tyres is the only way a vehicle can move longitudinally or laterally. The force gen-
erated by tyre changes nonlinearly with tread temperature, tyre inner pressure, friction
coefficient, frequency of excitation and many other factors. For most practical vehicle
dynamics applications, only the relation between tyre deformation and developed force is

important to understand lateral dynamics.

2.1.1. Lateral Dynamics Model

The lateral dynamics is quantified by yaw rate (w) and sideslip angle () defined in the
vehicle local reference system or lateral acceleration (ay) and yaw rate (1) defined in the
global reference system. The choice between the global or local reference system depends
mainly on the type of maneuver that is being performed. For motion in curve, it is
better to define the vehicle dynamics in local reference system using ¢ and 3 as the state

variables. This will be the reference system in the following chapters of this thesis.

There are several mathematical models available in literature for simulating the lateral
dynamics of the passive vehicle. These models can then be modified to incorporate any
active system present in the vehicle. Based on the number of degrees of freedom (DOF),

there can be three levels of model available in literature:
1. Single Track Model (STM): 3DOF (v,, ¢ and 3) [1]

2. Double Track Model: 14DOF i.e. 6DOF for chassis, vertical displacement and an-
gular speed (2DOF) of each wheel [2]

3. Multibody Models: many degrees of freedom [3]

The models with a higher number of DOF are able to accurately predict the real vehicle’s
behaviour. This accuracy is achieved at the cost of modelling complexity and computa-
tional resources. Lateral dynamics controllers are required to be able to run in real time.
Hence, relying on extremely complex models which require large computational resources
may not be suitable for designing the controller. We choose to use the STM for calculating

the actuator inputs as it will certainly allow real time running of the controller.

For any type of vehicle model, a model for tyre forces is required. The tyres generate lateral
and longitudinal forces as a consequence of slip in the corresponding direction. The lateral
slip is the angle between absolute and longitudinal velocity of the hub defined in the tyre

local reference system. The lateral force generated at the axle depends nonlinearly on the
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average lateral slip of the two tyres of the corresponding axle, as shown in Figure 2.1.

F%1> F}2> F%S

Total Lateral Force at axle F,

Cornering Stiffness K,, = ary

dalg=0

Average Lateral Slip at axle «

Figure 2.1: Lateral force vs slip curve for a generic tyre.

From Figure 2.1, we can see that for very small lateral slip angle («), the lateral force
increases linearly before reaching the peak value and then decreases. The slope of the
force-slip curve at the origin is known as cornering stiffness (/). The correct estimation
of the cornering stiffnesses allows us to develop a linearised model which is able to give

good estimation of the real vehicle’s lateral dynamics up to lateral acceleration of 4 m/s?
[4].

An analytical approach incorporating all the dependencies of lateral force on various
factors may be computationally expensive. Thus resulting in large simulation times. This
problem is solved by using empirical formulas or models such as the those presented in 5]
[6]. These detailed empirical formulas reliably reproduce steady state and transient tyre-
force dynamics. The parameters for these formulae or models are fitted to experimental
data by the tyre-maker and given to the car-maker for studying their effect on vehicle

lateral dynamics.

2.1.2. Simulation

The components involved in vehicle dynamics such as suspension, engine/motor, brakes,
driver models etc. can be modelled as initial value problems. The equations of motion
for all these components are first or second order ordinary differential equations which
can be solved in MATLAB® or Simulink© [2]. With the availability of reliable vehicle
data, validated models can provide good qualitative and quantitative estimation of the

real vehicle’s lateral dynamics.
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The model development and validation process can be a challenging task, especially when
the number of DOFs is high. There are many commercial software which provide validated
vehicle models which are defined in a high level of detail. These software packages are
generally modular i.e. the model can be divided into independent sub-models such as
steering system, powertrain, tyre characteristic curves, brakes and so on. The user can

define each component by entering appropriate values in the pre-defined list of parameters.

In this thesis work, we use VI-CarRealTime [7] for simulating vehicle dynamics. VI-
CarRealTime (VI-CRT) is essentially a 14DOF model which allows real time simulation
of vehicle dynamics while incorporating detailed models of individual components such as
suspensions, steering system, engine/motor, tyre models etc. VI-CarRealTime software
allows easy communication with external models defined in Simulink by providing the

vehicle model as "S-function" for "co-simulation".

The inputs and outputs of the "S-function" are selected by the user from the given list.
The user is only required to connect the ports of the vehicle "S-function" with appro-
priate Simulink® blocks performing the necessary calculations. This avoids the need for
writing complicated piece of code to pass the information between VI-CRT and Simulink
models during the simulation. One such example of the co-simulation of VI-CRT model

in Simulink is presented in Figure 2.2.

4 FF_integrated_control - Simulink academic use
SIMULATION DEBUG MODELING FORMAT APPS T¥oc B )

EE = Stop Time | inf q& @ > %) M

ey Signal || (Normal “J Siep Run Step Data Logic Bird's-Eye

Table o Fast Restart GEie o G Inspector  Analyzer Scope

1L, [ Open ~
Save v
New @
v & eint v Browser
FILE LIBRARY PREPARE SIMULATE REVIEW RESULTS
FF_integrated_control =

© |[%al FF_integrated_control

Model Browser

B U ES
Jopadsul Ayadoid

DT detta_t

@ DT

betaret ﬁ

Rear_Stoering_Actuator_disp.str_swa.left

Pl

Tmotor_front Wheel_drivi R:

Tmotor._rear Vi-CarRealTime

- <tir_wheel_tire_forces:normal_rear>
2RL

<tl_wheel_tire_forces:normal_rear>

<tir_wheel_tre_forcesateral_front>
Teontrol,

<tl_wheel_tire_forces-lateral_front>

<tir_wheel_tre_for

L

<tl_wheel_tire_for

Ready 105% VariableStepAuto

Figure 2.2: An example of VI-CRT co-simulation with Simulink.
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2.2. Lateral Dynamics Controllers

There has been wide variety of algorithms/controllers available in the literature for con-
trolling the vehicle lateral dynamics. These algorithms mostly rely on torque vectoring
(TV), active rear steering (ARS) or both for controlling vehicle lateral dynamics. The
controllers using TV as active system also require a lower level controller to convert the re-
quired yaw moment into driving or braking torque applied to the wheels while accounting

for friction or actuator limits.

The effect of active rear steering system on lateral dynamics has been extensively studied
in literature. In [8], the authors present two ARS system: steering wheel based and
vehicle speed based system. In the past, due to lack of computational power and expensive
electrical actuators and sensors, researchers used hydraulically actuated ARS using only
steering wheel angle as input for the rear steering system. On one hand, this method is
simple and easy to implement mechanically. On the other hand, a steering wheel based

method is not flexible as the desired sideslip angle needs to be fixed a priori.

There are many mechanisms which can generate an additional yaw moment such as active
differential, drive moments applied through In-Wheel Motors (IWMs) or braking one or
more wheels. In this thesis work, we choose to work considering a vehicle equipped with
4 TWMs. Drive moments of equal magnitude and opposite sign are applied to left and
right wheel of the same axle through IWMs to generate a yaw moment. This allows the
opportunity to control vehicle lateral dynamics without drastically reducing vehicle speed
during the maneuver. This layout performs well during both transient and steady state

maneuvers |9].

In literature, a wide variety of controllers is available which control yaw rate, sideslip
angle, both yaw rate and sidelsip angle or an index related to under /oversteering [10]. The
most simple approach for lateral dynamics control is to design a Proportional Integral and
Derivative (PID) controller. These controllers work well for the linear system or within the
linear region (region near an equilibrium point) of a nonlinear system. Their performance
is not predictable in the nonlinear region far away from the chosen equilibrium point.

Thus limiting their applicability for nonlinear systems such as a vehicle.

Another type of controllers often shown in literature are Fuzzy Logic controllers. These
controllers require a tricky tuning of controller parameters and a precise definition of the
fuzzy logic. Thus tuning these controllers becomes a demanding task for the designer and
needs a lot of experience and knowledge about the problem. Another possibility is to use
Model Predictive Controllers (MPC). MPC optimises the sequence of inputs to minimize

the predicted error for a finite time and then applies only the first input of the sequence.
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The performance of these controllers is good as the input is continuously optimised to
minimize the error. The major drawback of MPC is the high computational cost involved

in the process.

There is also the possibility of implementing Model Matching Controller which relies on
exact knowledge of the plant model. This again suffers from either high computational
cost or inability to cope with system non-linearity. Thus, large computational cost, design
complexity or inability to handle system non-linearity can be a major drawback for any
controller. For commercial vehicles, a fast, simple and stable controller is desirable for

running in real time during any maneuver.

2.2.1. Sliding Mode Controller

The Sliding Mode Controller (SMC) belongs to the variable structure family of control.
SMC is capable of running online in real time while also handling system non-linearity
[11]. SMC is also known to be robust against uncertainty in system parameters. Thus
making it a suitable choice for controlling vehicle lateral dynamics. The design of SMC has
three key parts. We explain each part by considering a generic system x,,,.; = f(x) +B(u),

where x is the state vector and u is the actuator input vector.

We can define m sliding surfaces (m < n) in the state space for such a system. The
sliding surfaces are chosen as the conditions that are to be simultaneously satisfied by
the state variables. Thus, the sliding surface can be algebraically defined as a function

S = g(X)mx1 = 0. For example, g(x) can be defined as:

g(x) =x, — X, (2.1)

where x, is the reference value for each state variable. This implies that on the sliding

surface S = 0, the state variables should achieve the desired value x,.

With the sliding surface defined, the next step is to calculate the actuator inputs u. The
input is calculated such that the system always converge to S = 0 and then remains

there. This can be guaranteed by considering a quadratic Lyapunov function (V') and its

derivative (V') such that:
1 .
V= §§T§ — 7S <0 (2.2)

In order to achieve the above inequality, we impose:

S = —[K]sign(S). (2.3)

Controller inputs are calculated such that the above condition is always satisfied [12].
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In Equation 2.3, we use the sign() as switching function. This can cause finite amplitude
oscillations in the system response, known as chattering, which can be avoided by using
a smoother switching function [13|. The chattering in the system response can also be
caused by unmodelled dynamics. This problem can be avoided by adding an asymptotic

observer to the control loop [13].

In [14], the author implemented a sliding mode control using direct yaw moment control
(DYC) and ARS to control sideslip angle. In [15], the authors implemented and compared
different feedback controllers. The integrated sliding mode controller appeared to be the
more robust and better performing during transient conditions. In [12], the authors
designed an integrated sideslip angle-yaw rate sliding mode controller using rear active
differential and ARS. In [16], the author developed a sliding mode controller using rear
steering to improve handling and driver comfort. In [17], the author developed a sliding
mode controller for over-steering vehicle and compared the performance with a Linear

Quadratic Regulator.

In [18]|, the authors implemented integrated sliding mode control with proportional-
integral (PI) type error function using brake torque vectoring and rear steering as active
systems. In [19], the authors proposed a non-singular terminal sliding mode controller
which converges in finite time without causing any singularity. In [20], the authors devel-
oped an integral terminal sliding mode control for yaw rate using front steering as active
system. In [21], an adaptive fast non-singular integral terminal sliding model control is

developed for autonomous under-water vehicles.

In most sliding mode controller implementations for lateral dynamics control, the sliding
surface is modelled as proportional error or proportional integral error. The errors are
also left decoupled i.e. each sliding surface is constructed using only yaw rate or sideslip
angle error. In most implementations, moreover the yaw moment is generated through
brake torque vectoring which can result in considerable decrease in vehicle speed during

the maneuver.

This reduction in speed due to braking forces also results in a considerable drop in vehicle
sideslip angle. This may also lead the vehicle to instability. Thus we intend to use 4
IWMs which apply same magnitude of differential torques on both wheels of each axle so

that the vehicle speed can be maintained.

2.2.2. Observer in the Loop

In any vehicle dynamics simulation environment, quantities like yaw rate and vehicle
sideslip angle are exactly known. In a real vehicle, directly measuring some physical

quantities like sideslip angle may not be feasible due to the need of expensive sensors
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and special mounting apparatus. Thus, an observer which can estimate the sideslip angle

exploiting signals coming from commonly available sensors is added to the control loop.

Moreover, sensors used to measure physical quantities are always noisy. This may affect
the controller performance. Thus, the controller needs to be robust enough such that it
is able to handle the sensor noise. Here, the observer can also be used to filter out the
sensor data and reduce the noise levels in measured signals. With lower noise in the input

signals, the controller performance will naturally improve.

An asymptotic observer added to the control loop also reduces chattering in the system re-
sponse [11] [13]. Unlike other methods of removing chattering, the addition of an observer
does not reduce controller robustness [11|. However, an observer is typically more effective
in removing the chattering caused by the unmodelled dynamics rather than that due to
finite switching frequency. On combining an asymptotic observer with a smooth switching
function, we expect the controller to be more robust and not causing any chattering in

the system response.

In this thesis work, we investigate a non-singular integral terminal sliding mode control
to achieve desired yaw rate and sideslip angle while accounting for actuator limits. The
"integral" part should help in achieving null steady state error. The "terminal" part
should help in reaching the reference values in finite time i.e. better rate of convergence.
We also implement an extended Kalman filter (EKF) [10] [22] to estimate sideslip angle

and filter yaw rate signal.
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3 ‘ Active Rear Steering and
Torque Vectoring

In this chapter, we analyse the effect of Active Rear Steering (ARS) and Torque Vector-
ing (TV) on vehicle lateral dynamics using the Linearized Single Track Model (LSTM)
[1]. The LSTM can be analytically or numerically solved to analyze the steady state or
the transient behaviour of the vehicle. The LSTM is an extremely simple model which
provides good qualitative and quantitative estimation of vehicle lateral dynamics, partic-
ularly for lateral accelerations lower than 4 m/s* [4]. It should be noted that the lateral
acceleration experienced during highway, town and country road driving stays mostly
within 1 — 4 m/s* [16].

The LSTM developed in this chapter is a multi input (ARS and TV) and multi output
(vaw rate and vehicle sideslip angle) system. The transfer functions of the multi-input
multi-output (MIMO) model can provide information such as the static gain, step response
and phase difference between input and output. The transfer functions are useful to
investigate the effect of a parameter on the model dynamics. Even though the LSTM
may not match the real vehicle dynamics, the qualitative and quantitative results are

extremely helpful in understanding the real vehicle behaviour.

We start the analysis by deriving the equations of motion for the linearized single track
model of a vehicle with ARS and TV. Then, we derive the analytical expressions of the
transfer functions. Following this, we calculate the step response and frequency response
function for different rear-to-front steering ratios at different vehicle speeds. Finally, the

same calculations are done for yaw moment as well.

3.1. Linearized Single Track Model

The single track model of a vehicle can be considered as valid under the following as-

sumptions:

1. 3D effects are neglected i.e. any load transfer, roll, pitch and vertical motion is

neglected,
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2. Aerodynamic forces or moments, rolling resistance and self-aligning torques are ne-

glected,
3. Longitudinal slip and combined friction effect is neglected,
4. Vehicle is considered as a rigid body moving in a plane.

The forces, moments, velocities and inertial accelerations acting on the vehicle under these
assumptions are presented in Figure 3.1. Since we are interested in studying the vehicle
motion in curve, it is beneficial to write the equations of motion in the moving reference

system aligned with the vehicle by appropriately resolving the tyre forces.

Figure 3.1: Single Track Model (STM) of a vehicle in curve with ARS and TV.

On balancing the forces and moments in the moving reference system aligned with the
vehicle, we get the following equations:

mA, = Fyypcosdy — Fypsindy + Fy, cosé, — Fy, sind, (3.1)
mAy, = Fypsindy + F,ycosdy + Fy,psind, + F, cos o, (3.2)
Jah = l(Fppsindy + Fypcosdy) — 1. (Fyy sin o, + Fy, cosd,) + M, (3.3)

where, m is the vehicle mass, A, is the inertial acceleration in the vehicle longitudinal
direction, A, is the inertial acceleration in the vehicle lateral direction, J, is the yaw

moment of inertia, [y and [, is the distance between vehicle centre of mass (CoM) and
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front and rear axle respectively, w is the inertial yaw acceleration, F,; and F,; is the
longitudinal and lateral force generated at the front axle respectively, Fy, and F), is the
longitudinal and lateral force generated at the rear axle respectively, ; and 9, are the
average front and rear wheel steering angles respectively and M., is the yaw moment
generated by TV.

The lateral forces (Fyf, Fy,) depend on the lateral slip angles (o, «,). The lateral slip
angle is calculated by resolving the velocities in the reference system aligned with the

wheel. For front wheels, the lateral slip angle (ay) is calculated as:

ay = arctan <_—Vyf> = arctan <_<Vy - Yly) cosdy T Ve .sm 5f) (3.4)
Vs Vycosds + (V, + ) sindy

Similarly, the lateral slip angle for the rear wheels («,) is calculated as:

- - - l 5r T . 57‘
o, = arctan <ﬁ) = arctan ( (Vy = 91) cos il Yasin ) (3.5)
Var Vycoséy + (V, — ¢l,) sin 6,

Here, V; is the vehicle longitudinal velocity, V), is the vehicle lateral velocity and w is the

vehicle yaw rate in the moving reference system aligned with the vehicle.

If V' is the vehicle speed and (3 is the vehicle sideslip angle, then V,, = Vsinf and

V., = V cos 3. Using the small angle approximations, the lateral slips are linearized as:

hl
af:5f— —%, (36)
o, =8, — B+ ‘”Vl (3.7)

For small lateral slip angles, the lateral forces can be approximated using first order Taylor

series approximation as follows:

OF ¥l

Fyplay) = Fyp, + —aayff (af —ap) = Krayp = Ky (5f - B - Vf) (3.8)
OF,, Wl

Fyr(ar) ~ Fyro + a_ayr(ar - aro) ~ Kop = K, (67" - B+ %)7 (39)

where Ky = 0F, /0y is the cornering stiffness for the front axle and K, = 0F,,/0a, is

the cornering stiffness for the rear axle.

Since the chosen reference system is rotating with the vehicle, the lateral (A4,) and longi-

tudinal acceleration (A,) should also account for the vehicle yaw rate. First, the velocity
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of the centre of mass (V) is defined as:
Vo = Vi + V,j. (3.10)
Then, we calculate the acceleration of the CoM as:
Ao = A+ AT = Vo = Vi + VT + (0DA(Ve) = (Ve — $V)7 + (V, +9V2)]  (3.11)

By substituting the above expression in Equations 3.2 and 3.3, ignoring the terms related

to longitudinal dynamics and using small angle approximations, we get:

mA, = mV (6 +) ~ K; (5f — B - %) + K, (@ — B+ %) (3.12)
Jab = Kl (5f - %”) — K,l, ((x — B+ %lf) + M, (3.13)

This system of equations can be represented in matrix-vector form as:

TL _(Kfl?"'K’Plg) _(Kflf_Krlr) w Kflf 7K_Tl7“ 1 5f

= 5 T (3.14)

3 Kl —Kplp—mv?  —(K;+K,) 3 Ky Ke " '
m’U2 mu muv muv

M,

This is known as linearized single track model (LSTM) for vehicle lateral dynamics.

3.2. Transfer Functions

The LSTM has 3 inputs (6,, M., ds) and 2 outputs (g[}, ). Of the 3 inputs, d; is either
applied by the driver (closed loop maneuver) or fixed before the simulation (open loop
maneuver). To study the effect of active rear steering (ARS), we substitute d, = K,0;.

Using this substitution, the system of equations becomes:

. —(K;GAKD) (Kl —Krly) ; Kelp—KoKele 1
1 e 1 B e I R
B o Kplgmme” - G =ICELE D VS

The above system of equation can be represented in a more compact form as follows:

2=[Alz+[Clu, z=[ B, u=[5; M]". (3.16)



3| Active Rear Steering and Torque Vectoring 17

Assuming all the parameters, including K; and K, to be constant, we apply the Laplace

transform and re-arrange the terms to obtain the transfer functions as follows:

Gll G12

2(s) = (s[)axa — [A]) 7' [Clu(s) = Gor o

u(s) (3.17)

On performing the symbolic calculations, the expression of the transfer functions (Gj;) is

as follows:

) VKK (1K)l (o Kl —Kylpyme o
Gin(s) WP KK 2 4mo2 (Kol —K )\ KpKr(Ko—1) (3.18)
11 S) = — = .

(Sf Jxmv? s2 4+ U(m(Kfl;"‘Krl%)‘f‘Jz(Kf+KT)) +1
KfKTZQervQ(KTleKflf) KfKTZQervQ(KTleKflf)

'U(KfJFKT) ( mu 1)

G ( ) dj KfKT12+m”2(Krlr—Kflf) Kf+KrS + (3 ]_9)
12 S) = = .
M, Jomu? &2 4 Sv(m(Kfl;JrKTl%)HZ(Kf+1<r)) 11
KfKrl2+mU2(Krlr—Kflf) KfKT12+mU2(KrlT—Kflf)

mv2(KrHKw—Kflf)—ﬁ-KfKrl(lef-‘rlr) sz(Ker+Kf) S +1
ﬁ . KfKrl2+mv2(KrleKflf) va(KrHKw7Kflf)+KfKr(lefl+lrl)

5f J.muv? s2 + U(m(Kfl?f+K7'l72~)+JZ(Kf+K7')) +1
KfKrl2+mU2(Krlerflf) KfKrl2+mU2(Krlerflf)

(3.20)

fvafolerKrlT
Gaa(s) = ) = Ry (o —Asty) (3.21)
Mz Jmu? 82 + SU(m(Kfl?+K7"l»2«)+Jz(Kf+Kr)) + 1’
KfKTZQ—i-va(Krlr—Kflf) KfKTZQ-i-m’UQ(KTlT—Kflf)

where, [ =[5 + [,.

The poles of these transfer functions represent the poles of the mechanical system. The
rear-to-front steering ratio (K, ) affects only the zeros and the static gains of the transfer
functions of yaw rate and sideslip angle against front steering wheel angle i.e. G1; and

Go1. It does not affect the transfer functions for M, i.e. G5 and Gy in any way.

Assuming the inputs 6; and M, to be constant, the steady state values of the above
transfer functions is calculated by substituting s = 0 in the Equations 3.18-3.21. To
further simplify the expressions of static gains, the understeering coefficient k is defined

as:
L — m(Krlr — Kflf)

PK/K,

(3.22)

If £ < 0, the vehicle is oversteering with oy < a,. If & > 0, the vehicle is understeering
with oy > a,. If £ = 0, the vehicle is neutral with oy = a.

On substituting the above expression of k and s = 0 in the Equations 3.18-3.21, the static
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gain of the four transfer functions becomes:

(Y (1K)
0= ()., = i rsy o2
(Y oK+ K
G12(0) = < Mz)ss = KfK,,lg(l +k2)’ (3:24)

2l (K, —1 2 K,
6) ~ m?l (K, — 1) kv wly + 1, (3.25)
55

G (0) = (E TRk T4 ke I+ ke?)

B —muv? k
pu— —_— pu— -2
G22(0) (MZ oo K R 2(1+ kv?) Tt k2 (3:26)

where the subscript ()ss denotes steady state value of the corresponding transfer function.

From the above equations, we can observe that negative K, will increase the static gain
for G1;. At the same time, negative K, would decrease the magnitude of Gg;(0) for
understeering vehicle (k > 0) as first and third fraction in Equation 3.25 would decrease
in value if K, is negative in comparison to the passive vehicle (K, = 0). The static gains
for torque vectoring (M,) depend on vehicle speed, cornering stiffnesses, wheelbase and

understeering coefficient.

3.3. Step Response and Frequency Response

To study the effect of K,, or M, on vehicle dynamics, we generate and analyse the step
response and the frequency response plots for the four transfer functions. We use the
relevant parameters of the CityCar_FullElectric model of VI-CarRealTime (VI-CRT).
These parameters are listed in Table 3.1. The value of understeering coefficient k for this
vehicle is 5.276 x 107* s?rad/m?.

Table 3.1: Parameters for CityCar_FullElectric model.

Parameter Meaning Value [Unit]
m Total Mass 1153.141 [kg|
J. Yaw moment of inertia 965.6842 [kgm?]
ly Distance between CoG and front axle 0.8618 [m]
L Distance between CoG and rear axle 1.2898 [m)]
[ Wheelbase 2.1516 [m]
cy Front track width 1.3787 [m]
Cr Rear track width 1.3691 [m)]
Ky Front axle cornering stiffness 136000 [N/rad]

K, Rear axle cornering stiffness 117000 [N/rad]
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The cornering stiffnesses of a real vehicle change with slip angle, camber angle, lateral
load transfer, vertical load etc. In order to maintain the correlation between LSTM and
VI-CRT vehicle model, we simulate the constant radius curve maneuver with the VI-CRT
model for low lateral accelerations (< 2 m/s?). This ensures that the total lateral forces
at the axle vary linearly with respect to slip angle. The cornering stiffnesses are then

calculated as the slope of total force at the axle against average lateral slip at the axle.

We calculate the slope as AF,;/Acq; (j = f,r). The slope for different ranges of «; is
presented in Table 3.2. The Ky and K, values presented in Table 3.1 are calculated by
averaging the corresponding values for a = [1.9 — 2] mrad (low speed CRC maneuver)
and [2 — 2.1] mrad (high speed CRC maneuver) in Table 3.2.

Table 3.2: Front and rear cornering stiffness calculated for different o values in the linear

range of tyres. Unit for cornering stiffness (Ky, K,.): [kN/rad].

CRC: v =5m/s, R=50;m | CRC: v =25m/s, R =500 m
a[mrad] Ky K, a[mrad] Ky K,
[0.5-0.51] 134.84 118.08 [.1-.11] 137.32 118.88
[0.6-0.61] 136.51 118.16 [.5-.51] 131.07 117.98
[1.0-1.10] 136.93 121.13 | [1.0-1.1] 132.44 117.29
[1.5-1.51] 138.15 113.80 | [2.0-2.1] 132.31  116.78
[1.9-2.00] 140.94 116.61 | [4.0-4.1] 131.92  115.89

3.3.1. Effect of K,

The rear-to-front steering ratio affects only the transfer functions relating the two model
outputs: 1) and 3 to the model input & 7. We calculate the frequency response functions
(FRF) and step response for 4 different values of K,, (—1,—1/3,1/3,1) and 2 different
speeds (10 km/h and 90 km/h). This choice of values will allow us to analyse the effect
of active rear steering at low and high speed. Here, negative K, implies that the rear

wheels are steered in the opposite direction of the front wheels.

When K, = 1, it implies both front and rear wheels are steered by the same angle in same
direction. In this case, the vehicle will move on a diagonal line whose slope (with respect
to longitudinal direction) is equal to d; without yaw motion. Thus, the step response for
¥ would achieve a steady state value of 0 and for 3 it would achieve a steady state value

of 1, for any vehicle speed.

These observations are verified by the plots presented in Figures 3.2, 3.3, 3.4 and 3.5. In
Figures 3.2 and 3.3, the FRF for @D increases with the magnitude of negative K, for both

vehicle speeds. For low vehicle speed, the magnitude of FRF for (3 is lower for negative
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K,, whereas for high vehicle speed it may be lower for a positive K,, depending on the

excitation frequency.

Thus, if the vehicle speed is low, a higher ¢ can be achieved with respect to passive
vehicle while also minimizing § by steering the rear wheels in the direction opposite to
front wheels. At higher vehicle speed, increasing yaw rate by counter steering the rear
wheels may considerably increase the magnitude of 3, especially during low frequency
excitation. Such an increase may result in unstable behaviour of the vehicle due to high

slip angles at the wheels.

15, [dB]

—— K= e K =18 = = K =13 e K,=1 — K= =K =178 = = K =173 e K,=1
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W
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Figure 3.2: Effect of K,, on FRFs at vehicle speed 10 km/h.

These observations are further verified by analysing the step response of the two relevant
transfer functions. In Figures 3.4 and 3.5, we can observe that the steady state value
achieved by the yaw rate increases with vehicle speed for all K, except for K, = 1. At
low vehicle speed, negative K, has the lowest magnitude of steady state value of 5. At
high vehicle speed, positive K, value (K,, = 1/3) results in the lowest magnitude of the
steady state value of . For this positive K, value, the steady state value of yaw rate is
lowest when compared to other K, values, not including the special case of K,, = 1 in

the comparison.

These observations indicate that active rear steering alone is not able to improve the yaw
rate while also minimizing the sideslip angle, especially at high speed. Also, fixing the
magnitude of K, for all the vehicle speeds may be counter productive. This is because (8

is minimum for different magnitudes and signs of K, for different vehicle speeds.
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Figure 3.3: Effect of K, on FRFs at vehicle speed 90 km/h.

3 T T T T T T 1 T T v T
—K, =1 . —K =1
==K, =13 09+ ==K, =1/3
- = K,=13 ] :.,:' - = K,=173
......... K =1 08r 3 v K =1 [
W w
] orr LmmTTTTTT 1
i e
:-‘ 4
061 i // ]
7 H
— 1
< ]
X

05 . . . . . . 0
0 0.02 0.04 006 008 0.1 0.12 0.14 0 0.02 0.04 006 008 0.1 0.12 0.14

Time [s] Time [s]

Figure 3.4: Effect of K,, on step response of the transfer functions at vehicle speed
10 km/h.

3.3.2. Effect of M,

Next we analyse the effect of yaw moment M, on vehicle lateral dynamics. For the City
Car model, we calculate the frequency response function and step response for the same
two vehicle speeds i.e. 10 and 90 km/h. From the previously calculated expressions, we

can observe that the transfer functions relating model output with M, are not affected
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Figure 3.5: Effect of K, on step response of the transfer functions at vehicle speed
90 km/h.

by K.

In Figure 3.6, we can see that the magnitude of the FRF increases with vehicle speed for
both ¢) and 3 for excitation frequencies lower than 10 Hz. At higher excitation frequency,
the FRF for low vehicle speed is higher. For low vehicle speed, the initial phase between
M, and ( is 0° i.e. positive M, will result in positive 8. For high speed, the initial phase

between M, and S is 180° i.e. positive M, will result in negative .

The above observations are further verified by the step responses presented in Figure 3.7.
The magnitude of the steady state value of ¥ and f is higher for high speed. At the same
time, the sign of the steady state value of § changes from low to high speed. Also, the
steady state value of (3 is one order of magnitude lower than that of 1/1 Thus, for same M.,
the gain for ¢ will always be 1 order of magnitude higher than that for 8. This difference

is further increased at lower speeds.

In Figures 3.4, 3.5 and 3.7, we can see that the combination of active rear steering and
torque vectoring can obtain the desired yaw rate while minimizing the sideslip angle,
especially at high vehicle speed. At high speed, we need to implement positive K, in order
to minimize 5. This would reduce the steady state value for w The yaw moment generated
by TV can increase the yaw rate steady state value without significantly affecting the
steady state value of . Hence, a combination of the two inputs becomes necessary to

achieve the target 8 and 1), particularly at high speed.



3| Active Rear Steering and Torque Vectoring

23

-80

-90 -

/M. [dB)

-100 &

——10 km/h
——90 km/h

Freq [Hz]

10'

¢ [deg]

Freq [Hz]

10'

z

¢ [deg]

-100

B, [dB]

140t

-100 |

n
o

Freq [Hz]

10'

-50 -

—— 10 km/h |
——90 km/h

10°

Freq [Hz]

10'

Figure 3.6: Effect of M, on

FRFs at 10 km/h and 90 km/h.

&/M.

0 I

—10 km/h
——90 km/h

0 0.1

0.2

0.3
Time [s]

0.4

0.5 0.6

BIM

x10®

0.1

0.2 0.3
Time [s]

0.4 0.

5 0.6

Figure 3.7: Effect of M, on step response of the transfer functions for 10 km/h and

90 km/h.

3.4.

Conclusion

The linearized single track model for a vehicle with active rear steering and torque vec-

toring has been derived. The transfer functions relating the two model outputs ¢ and

B with the two inputs d; and M, are derived and analyzed through frequency response

function and step response. Active rear steering alone is not capable of minimizing 3




24 3| Active Rear Steering and Torque Vectoring

while increasing ¢ as compared to the passive vehicle, especially at high speed. On the
other hand, torque vectoring alone can only influence w significantly, especially at low
speed. Thus, a carefully chosen combination of the two inputs can improve the yaw rate

while also minimizing the vehicle sideslip angle as compared to the passive vehicle.
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4: ‘ Controllers

In this chapter, we design and implement the integrated control of w and [ using the
linearized single track model (LSTM) derived in the previous chapter. In the previous
chapter, we could conclude that active rear steering (ARS) or torque vectoring (TV)
alone cannot minimize § while also improving v, particularly at high speed. Hence, a

combination of TV and ARS is necessary to improve ¢ while minimizing £.

We test two controllers: a feedforward controller and an integral terminal sliding mode
controller. Both these controllers are tested with the LSTM without imposing any limits
on the actuator inputs or considering the actuator dynamics. This way we can get a first
estimation of a reasonable actuator sizing for the real vehicle. The feedforward control
law provides a simple approach with the aim to improve the steady state dynamics. The
sliding mode control aims to improve both steady state and transient dynamics of the

vehicle.

The sliding mode controllers are known to suffer from chattering problem i.e. finite
amplitude finite frequency oscillations in the system response. There can be two sources
for chattering: finite sampling rate or unmodelled dynamics [13]. The chattering arising
due to finite sampling rate is avoided by using a smooth switching function. The chattering
arising due to unmodelled dynamics is avoided by using an asymptotic observer [13|. Here,

we use an extended Kalman filter as the state observer for the system.

First, we derive a feedforward controller based on the transfer functions derived in the
previous chapter. Next, we derive a non-singular integral terminal sliding mode control
law for the LSTM. The control input calculated by both the control law is also analysed
qualitatively to predict if it may cause unstable behaviour of the real vehicle. Following
this, we present a method for calculating reference values using the logistic function.
Finally, we present the extended Kalman filter (EKF) used to estimate sideslip angle and

filter noisy yaw rate signal.
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4.1. Feedforward Control

The feedforward (FF) control relies on the precise knowledge of plant model and its
parameters. This precise knowledge is then used to calculate the exact input required to
achieve the reference signal. This results in no steady state error which may not be the

case with feedback controllers.

There is one drawback of FF controllers. Since there is no feedback loop, the control
system cannot detect any deviation from the reference signal. The FF controller always
works under the assumption that the model and its parameters are exactly known and
there are no disturbances acting on the system. However, this significant drawback can
be eliminated by combining the FF controller with a feedback control loop. The feedback
loop ensures robustness against external disturbances and unforeseen changes in the plant

model or its parameters.

The LSTM is a simple model of the real vehicle, which ignores any external disturbances
acting on the vehicle. Thus, we derive and test only the FF part of the controller for the
LSTM. We start the derivation of the FF control law by recalling the equations of motion
presented in Equation 3.15:

" —(KfB4KD) (Kl —Kyly) ; Kilj—KoKele 1
1/.} = szv ) fj}z ¥ + ;f % K J. 5f ) (4.1)
ﬁ Krlrff(nj;éffmv 7(KTJ;L~ZKT) ﬁ f“l‘mvw r 0 MZ

The above system of equation can be written as follows:

Z = [A]Z+ [B]u7 Z = W ﬁ]Ta u= [5f Mz]T' (42>

The steady state solution (zgg) for the above dynamical system is calculated as follows:

2=0 = [Alzgs+ [Blu=0 = 243 = —[A4] [Blu. (4.3)

Since d¢ is either defined by the driver or fixed a priori, the above system of equations

can be rearranged and written as:

’l/.} ”UKTKfl —’UKrKfl(Sf ’U(Kf-f—Kr) K

= D 3f + D D v (4.4)
- Kf(*lfm’u2+Krlrl) f Kréf(leUQJrKflfl) KTIT,Kflf,mUQ M *

655 D D D z

where, | = Iy + 1, and D = mv?*(K,l, — Kfl;) + K;K,I*. Solving the above system of
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equation for K, and M,, we get the following:

_ mv2¢ss — Kféfv — (Krlr — Kflf)”(bgs + (Kf + KT)UBSS

Ky
5fUKr

(4.5)

_ lrm1}2¢sg — Kféfl’U + Kflfllbsg + Kflvﬁss
v

M.

(4.6)

Thus the actuator inputs required to achieve the desired 1)gs and Bgg can be calculated

using the above expressions.

Next, we simulate the LSTM with K, and M, calculated using these expressions. During
the simulation, we impose a limit on yaw rate achieved by the model i.e. i) < pg /v, where
=1 and g = 9.81 m/s?. Once this limit is crossed, we impose ¢ = 0 and continue the

simulation.

The simulations are performed for v = 10 km/h and 90 km/h with 6; = 1°. The reference
¢ is set to 10% higher than the steady state 1) of the passive vehicle. The limit on 4 is
also imposed on the reference value ¢¥gg. For each vehicle speed, the reference , is either

set to 0 or a nonzero value in order to compare its effect on the two model inputs.

The results for low speed simulation with both sideslip angle references of £, = 0° and
0.4° are presented in Figure 4.1. In Figure 4.1, we can observe that the required input
changes significantly as the reference  value is changed. To achieve exactly 0 sideslip
angle, the actuator inputs are significantly higher as compared to achieving a non-zero (8
value. Similar observations can be drawn from the high speed simulation result presented
in Figure 4.2.

For the same desired steady state yaw rate (@bss), the actuator inputs are proportional
to the desired steady state (Sss) value (Equations 4.5 and 4.6). Therefore, the actuator
inputs can be reduced by choosing the desired Ssg value which is lower than that of the
passive vehicle. At low vehicle speed the magnitude of reference 3 value should be lower
than the steady state sideslip angle for the passive LSTM, which is positive for positive
steering input. At high vehicle speed the magnitude of reference § value should be higher
than the steady state value of the passive vehicle, which is negative for positive steering

input. The choice of reference  value may also depend on driver and passenger comfort.

A rough estimation of the actuator size can be obtained using Equations 4.5 and 4.6.
We define a sampling space using 4 parameters: n; € [1.01,1.1}, 7z € [0.5, 1.5],. v E
[10,90] km/h and 6 € [0.1°,5°]. Here 7, is the ratio between target steady state ¢ and
the steady state ¢ of the passive vehicle for given v and 0f. Similarly, ng is the ratio
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Figure 4.2: Feedforward control of LSTM (v = 90 km/h, 6; = 1°) to obtain 10% higher
¥ with 2 different 3, values.

between target steady state § and the steady state § of the passive vehicle for the same
v and dy.

We generate 1000 uniformly distributed samples from this sampling space using Latin

Hypercube Sampling method [23]. A sample point defines the desired gain in v (n,,) and
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B (ng) for a given combination of v and d;. The steady state values for passive LSTM
are calculated using Equations 3.23 (¢pa$) and 3.25 (Bpes) by substituting K, = 0. The
target yaw rate reads ¢gg = n¢¢pa5 and the target sideslip angle reads Bss = 15pas-

Before calculating the required actuator inputs for LSTM, we place an upper limit on the
target yaw rate i.e. ¢gs < pg/v. This allows for realistic sizing of the actuators while also
accounting for the friction limit. The target yaw rate 1)gs and the target Sgg are then
substituted in Equations 4.5 and 4.6 to obtain the required J, = K,,6; and M, for each

parameter sample.
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Figure 4.3: Histograms of the required actuator inputs for 1000 uniformly distributed

samples.

For easier visualization, we present the histograms for the two inputs in Figure 4.3. In
Figure 4.3, we can observe that most combinations of ¢sg and Bgs can be achieved by
—1° < 4, < 0.6° and —3000 Nm < M, < 3000 Nm. These values may be useful for
designing the rear steering system and the mechanical characteristics of the motors used

for TV actuation.

4.2. Integral Terminal Sliding Mode Control

The Sliding Mode Control (SMC) belongs to the variable structure family of controllers.
The actuators inputs are calculated such that the system first moves towards the sliding
surface and then stays on that surface. This requires multiple control structures. The

sliding surface is defined as a function of state variables. The actuators inputs are then
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calculated using the mathematical definition of the sliding surface, the system model and

its parameters.

The sliding mode controllers are known to suffer from chattering problem [13]. This hap-
pens when the system experiences small disturbances once it reaches the sliding surface
and the controller uses large inputs to keep the system on sliding surface. This results in
"bang-bang" type input from the actuators which may lead to undesired finite amplitude
finite frequency vibrations during the maneuver. This can be solved by using a smoother
switching function, as will be discussed during the derivation of control law. The chatter-
ing problem may also occur due to unmodelled dynamics. This is avoided by adding an

asymptotic observer in the control loop [13].

We start the derivation of the sliding mode control law for LSTM by recalling the equations

of motion derived in Equation 3.14:

1& —(KfG+KD) (Kl —Ky ) w Kfly  —Kpl, 1 oy
z=|.]= B Jv o, B g + J J. J 57’ (47)
B Kplp—Kflp—mu (Ks+Ky) B Ky K, 0
mU2 muv muv muv MZ
The above equation can be written in a more compact form as follows:
z = [Alz + [C]éF + [Blu, u = [6,, M.]" (4.8)
where
— (K53 +K17) —(Kfly—Kl) Kyly K, 1
—_ 2V z — Jz — Jz Jz
[A] - KTleILgflffm'UQ f(KfJ+Kr) ) [C] Ky | > [B] - K, 0 . (4 9)
mu?2 mv mv mu

In order to achieve fast non-singular finite-time convergence to the target yaw rate and

sideslip angle, the error is defined as [24]:

Ex = [aw;wr = 9)dr)? +b(fy (e = E)dr)? + (i, = w] (410

| alfy (B — B)dr)P +b( [y (B, — B)dT)? + (B, — B)

where a > 0, b > 0, z/}r is the reference yaw rate and (3, is the reference sideslip angle.
Here, we use two integral terms so that the convergence rate is reasonably high even if

the error is low [24]. The sliding surface is then defined as:

S— [Sl

5| = [K.]Er, (4.11)
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where, [K,| is a 2 X 2 constant matrix.

The error dynamics at the sliding surface (S=0 = Er = 0) is as follows:

t p t g
a(/ ed7'> —i—b(/ ed7'> +e=0 = é; = —ael —bey, (4.12)
0 0

where e; = fot edr and e is the error. From the above expression, we can observe that
the sign of é; is always opposite to e; implying that the integral error will always be
decreasing. In [24], it is suggested to use 1 < p < 2 and g > p. When the integral error
is high, é; is high due to eJ term. As we get close to the target values, e; will reduce. In
this case, é; is still reasonably high due to €} term. Thus, using two integral terms results

in faster decay of integral error and thus achieving higher convergence rate [24].

Also, b > a will further help in increasing the magnitude of é; when e; is low. These
conditions on a, b, g and p ensures that é; is reasonably high even if the error is extremely

small. This in turn results in a faster convergence to the reference values.

It should be noted that in the above definition of the sliding surfaces, the exponents
(p, g) are positive. It is possible that e; takes negative values during the maneuver
and will result in imaginary values when raised to the positive powers p and ¢. This
is physically incorrect. The imaginary values arising from the integral terms will create
problem while calculating the actuator inputs during the maneuver. To avoid this, the
above error functions are re-defined as:

[ sign(er e gl +bx sign(er ) leggl)? + (o — )| (4.13)

— | axsign(erg)(lers|)? + b x sign(erg)(lers|)? + (B, — B)

where e, ; = fg(wr —4p)dr and e; 53 = fg(ﬁr — B)dr. As stated above, the parameter p
is a fraction between 1 and 2 and g > p. We choose p and ¢ from their feasible ranges
such that their numerator and denominator are odd numbers. This will be helpful in the

following calculations.
To obtain the actuator inputs, we start by calculating the derivative of the error function

(Er) as follows:

E?”d’)
ET‘ﬁ

Er =

(4.14)

_ ap(6],¢)p_l(¢r - ¢) + bg(el’u'))g_l(@b?q - ¢) + (wr - w)
ap<el,ﬂ>p_1(ﬁr - 5) + bg(el,ﬁ)g_l(ﬁr - ﬁ) + (57‘ - 5)
By choosing the numerator and denominator of p and g as odd numbers, the numerator

of p—1and g — 1 will be an even number. This way negative e; ; or e; g raised to p — 1

and g — 1 respectively will not result in an imaginary number. This allows us to omit the
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use of the sign() function in the following steps.

As [K.] is constant, the sliding surface derivatives are calculated as follows:

S = [KJEr = [K.][(z, — 2) + [E1] (2, — 2)] (4.15)
where
_ ap(el,u})p_l + bg(el7¢)g_1 0
A 0 ap(er sl + byler o) (4.16)

On substituting z = [A]z + [C]d; + [Blu in Equation 4.15, we get:
S = K] (2 — [Alz— [C16; — [Blu+ [B1](z — 2,)) (4.17)

The convergence and stability of the controller is ensured if the following condition is
satisfied [11] [12]

§7s < o. (4.18)
Therefore, we impose:
. K151
S =— lsll{ligé(s] 7 (4.19)
|S2|+ K4

where K7, Ky, K3 and K, are positive constants. Such a definition helps in avoiding
the chattering problem due to finite sampling rate. On substituting Equation 4.19 in

Equation 4.17 and solving for u, we get:

w= (B (4, — [z~ [0, + Bz — )+ Npwy ). (4.20)
Feed]?o;ward 13,1 Sliding Sur face

where N is defined as:

Ko So
[S2|+K4

N = [K,]-! [wlffz?s] | (4.21)

Here, the matrices [B] and [K.] are being inverted while calculating the controller input.
On observing the structure of [B] in Equation 4.9, we can conclude that the inverse of
[B] always exists as long as K, # 0 and J, # oo. These conditions are satisfied for all real
vehicles. The elements of [K.] should be chosen such that its is invertible. This ensures

that the controller is non-singular.

To summarise, the following parameters need to be tuned for implementing the fast non-

singular integral terminal sliding mode controller:
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1. Constants for error function: a, b, p and g,
2. Elements of coupling matrix: [K,| such that it is invertible
3. Constants for saturation function: K, K,, K3 and K,

We choose a = 10, b=1, p=5/3, g = 3, [K.| = Iax2, K1 =6, Ky = 2.2, K3 =0.1047
and K, = 0.0384 using the trial and error approach. Similar to previous section, the
model is simulated for two vehicle speeds (10 and 90 km/h) and fixed front steering angle
(0 = 1°) with the model parameters defined in the previous chapter. The reference
values for w and [ are set to the same values used in the previous section. The controller
calculates the required value for ¢, and not K,. So, we calculate K,, = ¢,/d; in order
to have an easier comparison with the actuator inputs calculated by the feedforward

algorithm.

In Figure 4.4, we can observe that the yaw rate achieved by the active vehicle during both
maneuvers is improved by 10%. The actuator inputs are higher when reference 3, = 0 as
compared to the maneuver where reference (3. # 0. The initial increase or the slight delay
in B observed in Figure 4.1 (FF controller) are absent in Figure 4.4 (SMC). The steady
state values of the input calculated by the SMC are the same as those calculated by the

feedforward controller. Similar observations can be drawn from Figure 4.5.
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Figure 4.4: Sliding Mode Control (SMC) of LSTM (v = 10 km/h, d; = 1°) to obtain
10% higher ¢ with 2 different f, values.

The integral terminal sliding mode controller has improved the transient response of the

system while maintaining the steady state accuracy similar to the feedforward controller.
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However, the inputs calculated by the sliding mode controller during the transient phase
of the maneuver change abruptly. This may introduce some undesired oscillations when
testing the controller with the more realistic 14DOF model.
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Figure 4.5: Sliding Mode Control (SMC) of LSTM (v = 90 km/h, §f = 1°) to obtain
10% higher ) with 2 different 8, values.

The force and actuator dynamics become even more important when simulating the real
vehicle behaviour. Typically, the effect of M, on yaw rate is faster as compared to 9, in the
physical model. This is because the relaxation length for longitudinal force is smaller than
that for the lateral force and therefore allows for a faster dynamics in the corresponding

direction.

At the beginning of the maneuver in Figure 4.5 (Active, 5, = —0.6°), K, and M, are
both negative. This means that, in absence of longitudinal and lateral force dynamics,
the yaw rate will increase rapidly (due to K,, < 0) and will be balanced by the negative
yaw moment in real time. In reality the relaxation length for longitudinal forces is smaller
and the effect of applying negative yaw moment will be faster. This means that the yaw

rate will start decreasing due to negative M, before negative K, can increase it.

4.3. Reference ¢, and 3,

An appropriate definition of reference 1), and 8, is important while testing the controller
with the 14DOF model. We define the reference v, and §, with respect to steering wheel

angle (dsw ). For any type of maneuver, we start by simulating the passive vehicle model
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and collecting dgyw — ¥ data. Then we fit a logistic function to the passive vehicle data
obtained from the simulations. The fitted function is then scaled by the desired amount

to obtain the reference values for the active vehicle.

The logistic function asymptotically approaches a finite value for high values of their
arguments. This is helpful in incorporating friction limit while calculating the reference

yaw rate. The logistic function is defined as follows [25] (Case 20b):

K

=—+d 4.22
1+ C’e—'rx + ) ( )

Y
where K is the distance between the two asymptotic values of y (the dependent variable),
C' is the integration constant usually set to 1, r is the desired rate of change, z is the
independent variable and d is an adjusting parameter. Following the notes for Case 2b in
[25], at x = 0, y = 0.5K + d. For us, x is the steering wheel angle (dgy ). Thus, to obtain
% = 0 when dgyy = 0, we set d = —0.5K.

The steps involved in generating the reference values for the active vehicle are as follows:
1. Obtain dgy — ¢ curve for the maneuver performed with passive vehicle

2. Define the logistic function as:

K hv

s = —————— — 05K, r=——"— 4.23
wp 1+ e—Tosw r l(l + k.UZ) ( )
where h and K are the parameters that need to be identified using the passive

vehicle data.

3. Fit the logistic function (@/}pas) to passive vehicle data obtained in Step 1 and identify
h and K

4. Calculate the reference yaw rate for the active vehicle as:

K s hv

= ——— — 05K, 1 = — 4.24
4 1+ e osw - [(1 4 kv?) (4.:24)
where 7, is the desired scaling factor for yaw rate. We set n,, = 1.1 to achieve 10%

improvement in yaw rate

5. B, can be set to either 0 or to a non-zero value calculated as:

mlsv mlgv

— T% | 18%pas % | >0
Br = l . l (4.25)
r - )@ (F- ) SO

< |5
|
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where 73 is the desired scaling factor for sideslip angle. Here, 73 € (0,1). We set
ng = 0.5 to obtain 50% scaling.

The nonzero (3, values are calculated such that S, for the active vehicle is always lower than
that of passive vehicle for same steering input. As observed in the previous sections, this
can reduce the required actuator inputs for achieving desired yaw rate. This is beneficial

especially if the actuators are undersized for the given vehicle.

4.4. Extended Kalman Filter

In this section, we present the Extended Kalman Filter with the augmented state vec-
tor which also includes friction coefficient [10][22]. The EKF uses the nonlinear lateral

dynamics model derived in Equations 3.2 and 3.3:
m(v, + wvx) = Fyypsindy + Fycoséy + Fy,siné, + F, cosd, (4.26)

Jh = lp(Fypsindy + Fypcosdy) — l.(Fyrsind, + Fy,. cosd,) + M, (4.27)

Unlike in previous chapter, the lateral forces are calculated using the nonlinear three
parameter Pacejka tyre model:

b
F,; = D;sin[C; arctan(B;«;)], D; = uF.;d;, By =-2, j=f,r, (4.28)
o

where 1 is the friction coefficient. Here, the parameters C}, d; and b; are calculated
by fitting the above equation to the normalised lateral force-average lateral slip curves
generated by steady state ramp steer maneuver at 90 km/h. The lateral force is normalised

dividing it by the static vertical load at the corresponding axle.

The calculation of lateral forces requires the knowledge of friction coefficient between tyre
and road surface. This also cannot be measured directly and is estimated by the EKF.

The augmented state vector then becomes:

7= H - 1; , (4.29)
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where x is the state vector of the system. The system of equations then becomes:

= wy _ g(ZOaH)] + [f] (4'30)
i m

where g is the nonlinear function defined in Equations 4.26 and 4.27, u is the input vector,

w and w,, are the process noise.

A lot of vehicles equipped with the Electronic Stability Controller (ESC) use sensors that

measure yaw rate (1) and lateral acceleration (ay ). Thus we construct the measurement

vector (y) as:

ay . Fy E,1" - L - s
y = gy, 1, Fzyfo, Fio . Fyy :mayT,FyT = may (4.31)

where F.;y and Fl,¢ is the static vertical load at the front and rear axle respectively.

Here, introducing estimated lateral forces (F};) in the measurement vector speeds up the

estimation of friction coefficient [22].

The discrete EKF is then written as:

szrl = £z, uy) + [G](y — ) (4.32)

Vi1 = B(Zpy1,0) (4.33)

where f includes the equations of motion and [G] is the gain matrix obtained by solving
the Differential Riccati Equation [10]. The algorithm has been presented in detail in [10]
and [22].

The EKF estimates 8 and filters the noisy signal of ). These quantities are passed to
the integral terminal sliding mode controller (ITSMC) to calculate the actuator inputs.
The calculated inputs are then forwarded to the VI-CRT model which simulates vehicle
dynamics and generates the clean signals for @b, a, and other quantities. The noise is

added to these clean signals before passing them to the EKF for estimation.

4.5. Conclusion

The two controllers: a feedforward controller and a integral terminal sliding mode con-
troller are able to achieve the desired improvement in yaw rate while also achieving the
desired sideslip angle for the LSTM. We investigated the effect of reference 5, value on the

actuator inputs. If the reference 8, = 0, higher actuator inputs are required as compared
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to the inputs required when £, is set to a carefully chosen non-zero value.

Of the two controllers, the sliding mode control (SMC) resulted in better transient and
steady state response of the LSTM. However, during transient conditions, the actuator
inputs change abruptly before achieving the steady state. This may create some undesired
oscillations during the maneuvers, especially when vehicle speed is high. Also, considering
the lag due to different relaxation lengths for longitudinal and lateral forces, the SMC

may cause some oscillations and overshoots in 1 and £.

The reference yaw rate and sideslip angles are generated by using a logistic function. The
parameters of the logistic function are obtained by fitting it to the passive vehicle data.
These parameters are then scaled to obtain the reference values for the active vehicle. We
also present the extended Kalman filter used to estimate the vehicle sideslip angle. The

filter also estimates the friction coefficient which is required to calculate the lateral forces.

The LSTM used in this chapter is a simple model with no uncertainties or external
disturbances added to it. This allowed easier tuning of the SMC as the FF part of
controller input (Equation 4.20) is able to exactly match the model dynamics. Further
tuning may be required when implementing the SMC for 14DOF model or the actual
vehicle where the FF may not match the actual dynamics. The actuator limits and its

dynamics also need to be accounted for.
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5 ‘ Simulation Results

In this chapter, we test the two controllers: feedforward and sliding mode controller
(SMC) using a more realistic 14DOF vehicle model. We use the VI-CarRealTime (VI-
CRT) software and the predefined CityCar_FullElectric model to test the controller
performance. The chosen model is a lightweight compact vehicle with relatively small
electric motors attached to it. Some changes are made to the electric powertrain of the

vehicle model and a rear steering system is also added to it.

We also test the SMC with an asymptotic observer added to the control loop. The
controller developed in the previous chapters requires real time value of 5. The sideslip
angle cannot be directly measured using on-board sensors available in commercial vehicles.
Thus, we use the observer to estimate the vehicle sideslip angle using a physical model and
some measurable quantities like vehicle yaw rate and lateral acceleration. The observer

can also prevent any chattering arising due to unmodelled dynamics [13].

We use the Extended Kalman Filter (EKF) as vehicle state observer to estimate sideslip
angle and filter yaw rate sensor noise. We replicate the real sensor by adding zero-mean
noise to the signals generated by the VI-CRT model. The EKF is added to the control

loop and the controller is tested by performing steady-state and transient maneuvers.

In the following section, we highlight the performed steps to setup the actuators for
the City Car VI-CRT model. Next, we test the feedforward controller using step steer
maneuver. This will allows us to test the relevance of the parameter values, especially Ky
and K, and also understand whether the actuators are properly sized. Following this, we
test the integral terminal sliding mode controller (ITSMC) using several open and closed
loop maneuvers performed at different vehicle speeds. We also test controller performance
with EKF added to the control loop. Finally, we compare the ITSMC with EKF and a

controller from the literature.

5.1. Actuators

The CityCar_FullElectric model is originally defined as a front wheel drive (FWD)

vehicle with front steering only. The standard model does not have rear steering system
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added to it, so it has been added in VI-CRT through following workflow:
1. Load the CityCar_FullElectric model

2. In the Build Mode->CityCar_Steering->Steering System->Kinematics, export
all the kinematic data such as Steer At Ground vs. Input Steer of Front Left

Wheel and Front Right Wheel with Use Steer input and Jounce option selected

3. In the Build Mode->CityCar_FullElectric, select the Auxilliary #2 and add
the rear steering system from the registered databases mdids://carrealtime_shared/

by selecting the file Auxilliary_rear_steering.xml

4. IntheBuild Mode->CityCar_FullElectric->Auxilliary_rear_steering->Kinematics,
import all the kinematic data exported in Step 2. For example, import the data to
Front Left Wheel and Front Right Wheel with Use Steer input and Jounce

option selected in Steer At Ground vs. Input Steer section
This establishes a kinematic equivalence with respect to front steering system.

There are various possibilities to generate yaw moment by Torque Vectoring (TV) such
as braking one of the wheels, active differential and in-wheel motors (IWMs). In this
thesis work, we use 4 IWMs with driving torques partitioned between the front and rear
axle according to the static weight distribution. To simulate the actuator limits, we first

modify the CityCar_electric_powertrain to replace the FWD-differential system with
4 TWMs.

The mechanical characteristics of the 4 IWMs are calculated such that the new powertrain
is equivalent to the previous FWD-differential system in terms of the total torque (or
longitudinal force) generated at the wheels. The transmission ratio of the motor is 1.35
and the drive ratio for the differential is 8.82. Therefore, in the existing powertrain, the
torque transmitted to each of the front wheel is 8.82 x 1.35/2 = 5.95 times the torque
generated by the motor (7,,).

Since the driving torque in the new powertrain is to be partitioned according to the static
weight distribution, the mechanical characteristic of the front and rear IWM is calculated

as:
Winotor [, x 5.95 x T, Iy x5.95 x Ty,

882 x 135 ront = l  rear = l
where, T}, is the motor torque, wWyotor is the FWD motor RPM, wyw s is the IWM motor
RPM, T't,ont is torque at wheel by the front IWMs and 7., is the torque at wheel by the
rear IWMs. The mechanical characteristic of the FWD and the front and rear IWMs is
presented in Figure 5.1.

(5.1)

WIwmMm =

The use of IWMs allows greater flexibility in generating driving or braking torques at the
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Figure 5.1: Mechanical characteristics of the FWD and TWMs vehicle.

4 wheels. By using IWMs, we can apply the same magnitude of driving torque to the left
and right wheels of each axle in opposite direction to generate a yaw moment. This allows
the vehicle to maintain its speed during the maneuver. However during the maneuver,
the driving torques for generating the yaw moment should be carefully calculated such

that no wheel gets saturated and locks or spins.

To apply a yaw moment M, through TV, we start by calculating the torque demanded
by the driver at front or rear wheels (T iver,f/r) as:

throttle throttle

Tdriver,f = Tm,f<RPM) X W? Tdriver,r = Tm,r(RPM) X 100 (52)

where T}, ;/» is the maximum torque that can be applied by the corresponding IWM at
the instantaneous RPM and throttle is the amount of throttle in % used by the driver.
Then, we calculate the drive moments required at the four wheels (T}, ;;) for generating
the yaw moment M, as shown below:

I, Ty L1y
T, rrR = TC—MZ, T r = —1Tm. Fry T rR = TC—MZ, Ty.re = —Tn.rr (5.3)

f T

where, r,, is the undeformed wheel radius, c; is the front track width and ¢, is the rear
track width. Here, the magnitude of torque applied to left and right wheels is the same

and the direction is opposite.

To avoid wheel locking and account for actuator limits, at the wheel with lower vertical
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load of each axle, the following check and correction is performed:
if |uF, ;| <|F,;| then

T, ir =T, i =0

else
if ’TMZ,Z'R’ > min(rw (,UFZ,Z')Q - F;,i’ (Tm,iR - Tdriver,i)) then
Twm,ir = éﬁﬁ X min(ryy / (Fs )% — FyQ,i, (Tmir — Tariver,i))
end if
end if

Here, the residual amount of tyre force ( (uF, ;)% — FyQZ> is calculated by neglecting

the presence of longitudinal forces. The drive moment for the left wheel of the axle is

modified accordingly.

If the controller detects that the lateral force at the wheel exceeds its vertical load, then
an anti-windup logic is activated which stops accumulating the integral error for both
yaw rate and sideslip angle. If the controller detects that the driving torque required
to generate M, exceeds the available torque or friction limit, then the anti-windup logic
only stops accumulating the integral 8 error. In this way, rear steering angle can still be

controlled to achieve no steady state error in the yaw rate response.

5.2. Feedforward Control

In this section, we test the feedforward (FF) controller using the VI-CRT model. There
are three key benefits of testing the FF controller first. The simulations can verify that the
chosen parameters (especially Ky and K, ) are correct and physically relevant. The con-
troller can also highlight whether the actuators, particularly the IWMs, are appropriately
sized. The controller also serves as a simple method to check all the subsystems/functions
are working as they should. If the actuators are adequate, the FF controller should reach

the target values at least for low lateral accelerations < 4 m/s? [4].

We test the feedforward controller by performing step steer maneuver at low and high
speed. For both maneuvers, the steering angle starts to increase at 5 s and reaches the
maximum value within 0.1 s. For low speed maneuver, the vehicle speed is set to 5 m/s
and the steering wheel angle is increased from 0° to 60°. The high speed maneuver is
performed at the vehicle speed of 25 m/s with the steering wheel angle increased from 0°
to 20°. For both the maneuvers, n;, = 1.1 and g = 0.5. The vehicle response and actuator

inputs are presented in Figures 5.2, 5.3, 5.4 and 5.5.

In Figures 5.2 and 5.3, we can observe that the FF controller is able to reach the reference



5| Simulati

on Results

43

[l
W = - - -—--———--=-===<==<=
\Y

- = ‘Passive
r —— Reference
— Active

4 5 6 7 8 9 10

-0.2

04}

-0.6

4 5 6 7 8 9 10

Time [s]

[Nm]

N

M

n
LY
2r " “ R e R L elakake 1
[ - = ‘Passive
= 1.5 " ——Reference| |
<
= 1 /\ —Active
w 1 } =
- \4
U
0.5 1
0 . . .
4 5 6 7 9 10
o T
= = Required
-1000 | —Applied |4
-2000 | h 1
1
-3000 | 'l 1
1
-4000 | L P
-5000 - - ' X
4 5 6 7 8 9 10
Time [s]

o

- = ‘Passive
— Reference

045
& 06F

-0.81

— Active

4 5 6 7 8 9 10

4 5 6 7 8 9 10

Time [s]

M. [Nm]

z

3
\
2r ,I‘\/~__________________’
1
o0 ' - - ‘Passive
()
= 1 ' ——Reference| ]
Q. f —Active
R
\/
gL . . . J
4 5 6 7 8 9 10
0
-2000 L 8
1
4000 | : - - ‘Required| -
1 — Applied
-6000 | I| 1
]
-8000 \ 1
[ N S N
-10000 - - -
4 5 6 7 8 9 10
Time [s]

Figure 5.3: Low speed step steer maneuver performed with FF controller with 3, = 0.

B, value with minimal steady state error. The controller is not able to achieve the desired

yaw rate as the IWMs cannot generate the required yaw moment. This indicates that

the IWMs are not adequately sized to maintain both vehicle speed and provide the yaw

moment. In Figures 5.4 and 5.5, the vehicle is not able to track both reference yaw rate

and sideslip angle. This is because the desired lateral acceleration exceeds 4 m/s* (LSTM

assumptions are not valid) and the IWMs are again not able to generate the desired

torques.
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Figure 5.5: High speed step steer maneuver performed with FF controller with 3, = 0.

5.3. Integral Terminal Sliding Mode Control

In the previous section, we observed that the FF controller alone is not sufficient to achieve
the target values, even in ideal conditions without any sensor noise. The yaw moment
generated by IWMs is also limited and often gets saturated. Thus we focus on developing
a feedback controller which can take advantage of ARS if IWMs get saturated.
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In order to take advantage of ARS when IWMs are saturated, we test the controllers
with two sets of sliding surfaces: one with each sliding surface made of either yaw rate
or sideslip angle error function i.e. off-diagonal elements of [K.| are 0 and other with at
least one sliding surface defined as linear combination of the two error functions i.e. at
least one off-diagonal element of [K,| is not 0. In order to decided whether both or only
one of the surface needs to be defined as linear combination of the two error functions,

we recall the controller input derived in the previous chapter (Equation 4.20):

=B (2, — Az — [ + (Bl -2+ Nowy ). (5.4)
Feedfmward 1‘3,1 Sliding Sur face

In the above equation defining actuators input, the only term affected by the sliding

surface definition is [B]'N which is defined as:

—va621K1$1 + mUKellKQSQ
—1N Kr(|S1]+K3) Kr(|S2|+Ka4)
[BI7N = | (s Ky, —lemvkien Y6181 | (—T- Koy tlomvey, ) KaSs | /dEL([Ke]), (5.5)
|S1]|+K3 [Sa|+ K4

where K., are the elements of [K.] matrix. The first row of the above matrix will
contribute to the calculation of §, while the second row will contribute to the calculation
of M,.

On observing the two rows, we can conclude that K., <0 and K.,, <0 in order for the
actuator inputs to be always proportional to the sliding surfaces. We choose to define
only the second sliding surface as linear combination of yaw rate and sideslip angle error
functions i.e. impose K.,, = 0. This will ensure that det(K.) # 0 and the controller will

be non-singular.
The set of parameters tested with the VI-CRT vehicle model are as follows:
1. Constants for error function: a =10, b=1, p=9/7 and g = 3,

3 0
—0.008 1

3. Constants for saturation function: K; = 30, Ky =9, K3 = 1.571 and K, = 1.833,

2. Elements of coupling matrix: [K,| = [ ] ([K.] is invertible),

4. Reference scale: n; = 1.1, g = 0.5.

The above set of values are obtained through trial-and-error method such that vehicle
response during low and high speed maneuvers is smooth and stable. The result for low

speed (5 m/s) ramp steer maneuver is presented in Figure 5.6.

In Figure 5.6, we observe a bump in yaw rate and sideslip angle which can be attributed to
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Figure 5.6: Vehicle response during low speed ramp steer maneuver with FF part included.

the feedforward part of Equation 5.4. This bump is exaggerated during high speed ramp
steer maneuver, especially at high lateral accelerations. In order to avoid such bumps, we
decide to remove the feedforward part of the controller and re-tune the parameters in order
to obtain smoother vehicle response during both steady state and transient maneuvers.
The controller input is now calculated as follows:

u= B ([Bil(z, —2)+  Npyy ). (5.6)
PI Sliding Sur face

After trial-and-error, the following parameter values are used for further simulations:
1. Constants for error function: a =1, b=1, p=9/7 and g = 3,

20

2. Elements of coupling matrix: [K,] = [0 ]

] ([K.] is invertible)

3. Constants for saturation function: K; = 2400, Ky = 180, K3 = 78.54 and K, =
104.72,

4. Reference scale: 1, = 1.1, g = 0.5.

The controller was tested with ramp steer and step steer maneuvers performed at low

(5 m/s) and high (25 m/s) speeds and with a close loop constant radius curve maneuver.

We present the low speed ramp steer maneuver results in Figures 5.7 and 5.8. The vehicle

speed is set to 5 m/s and the steering wheel is increased from 0° to 120° in 500 s. The
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maneuver is started at ¢ = 5 s so that the vehicle can achieve a steady state condition
before starting the maneuver. In Figure 5.7, we can observe that the reference yaw rate
is achieved while also reducing the vehicle sideslip angle. In Figure 5.8, we can observe

that the active vehicle shows an improvement in all the plots while also maintaining the
vehicle speed.
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Figure 5.7: Low speed ramp steer maneuver: 10% improvement in 2/1 and ng = 0.5.
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Figure 5.8: Relevant lateral dynamics quantities for low speed ramp steer maneuver.

The results for high speed ramp steer maneuver are presented in Figures 5.9 and 5.10.
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The vehicle speed is set to 25 m/s while other settings are kept the same as those used
for the low speed ramp steer maneuver. In Figure 5.9, we can see that the controller is

able to track the reference yaw rate and sideslip angle up to 200 s (ay ~ 8 m/s?). After

that, the controller is only able to track the reference yaw rate.
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Figure 5.9: High speed ramp steer maneuver: 10% improvement in w and ng = 0.5.

For very high steering input, we observe some oscillations in both yaw rate and sideslip
angle. We suspect that these are caused due to presence of an unstable spiral equilibrium
point near the friction limit as can be seen in Figure 5.10 (5 — ¥ plot). These oscillations
occur at high lateral accelerations near the friction limit which a normal driver may not

reach in common road driving conditions.

We also test the controller with a close loop steady state maneuver. The vehicle is run in
straight line for 5 s and then the speed is increased from 5 m/s to 25 m/s in 55 s while
maintaining the turn radius of 70 m. The results are presented in Figures 5.11 and 5.12.
In Figure 5.11, we can observe that the active vehicle can achieve the same yaw rate with
a lower steering wheel angle input and negligible difference in throttle input during low
lateral accelerations. At high lateral acceleration, the steering wheel angle required to

achieve the same yaw rate is only marginally higher as compared to the passive vehicle.

In Figure 5.12, we can observe that the magnitude of the sideslip angle of the active
vehicle is lower in comparison to that of passive vehicle. Some minor oscillations can be
observed in all the plots for low lateral accelerations. These oscillations do not affect the

driver inputs significantly and the driver is able to steer the vehicle on the desired path.

Finally, we tested the controller’s transient performance using step steer maneuver. The
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Figure 5.11: CRC maneuver with 10% improvement in yawrate and non-zero (3, values.

vehicle is run in straight line for 5 s and then the steering angle is increased and reaches

the maximum value in 0.1 s. For the low speed maneuver, the vehicle speed is set to 5 m/s

and gy is increased from 0° to 60°. For the high speed maneuver, the vehicle speed is

set to 25 m/s and dgp is increased from 0° to 20°. Here, we present the system response

starting from 4 s to highlight that the vehicle has achieved a steady state before the start

of maneuver.
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Figure 5.12: Relevant lateral dynamics quantities for CRC maneuver.

The results for low speed step steer maneuver are presented in Figures 5.13 and 5.14.
In Figure 5.13, we can observe that the controller tracks the reference signal slowly. By
tuning the controller, we could speed up the tracking of the reference signal. This however
resulted in significant oscillations during high speed steady state maneuvers. The active
vehicle shows minor improvement in vehicle sideslip angle. In Figure 5.14, the active

vehicle show only minor improvement when compared to the passive vehicle.

We present the results for high speed step steer maneuver in Figures 5.15 and 5.16. In
Figure 5.15, we can see that the controller converges to the reference yaw rate within
1 s after beginning of the maneuver with minimal oscillations thereafter. The magnitude
of the sideslip angle of the active vehicle is approximately 12% higher in comparison
to the passive vehicle. Therefore, the active vehicle is able to achieve the desired 10%

improvement in yawrate without excessively increasing the magnitude of the sideslip angle.

In all the maneuvers, the IWM gets saturated first. Even with the IWM saturated, the
sliding mode controller is able to achieve the target yaw rate in almost all the cases. The
controller prioritises yaw rate tracking over sideslip angle tracking. This results in less

than desired improvement in sideslip angle in comparison to the passive vehicle.
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Figure 5.14: Relevant lateral dynamics quantities for low speed step steer maneuver.

5.4. Observer in the Loop

We re-tune the controller parameters with EKF added to the control loop because oscil-

lations are observed in high speed ramp steer maneuver simulation performed with the
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Figure 5.16: Relevant lateral dynamics quantities for high speed step steer maneuver.

previous set of parameters. The following parameter values are changed:

K1 = 2100, K3 = 349.0659, K, = 209.4395. (5.7)

The maneuvers used to test the controller with EKF are same as those used in the previous

section. A direct comparison of system response between the controller with and without
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EKF is unfair as the controller parameters had to be changed. Thus we present and
compare true, estimated and reference values of vehicle states only for the system with
EKF added to the control loop.

We present the high speed ramp steer maneuver results in Figure 5.17. The EKF is able
to accurately estimate 3 up to lateral acceleration of approximately 8 m/s®. For high
lateral accelerations, the estimated value of [ is lower than the true value of 3. For such
high lateral accelerations, the controller is able to track the reference yaw rate and not
the reference sideslip angle. The friction coefficient (1) estimation is poor initially and
improves as the lateral acceleration increases. This is expected as friction coefficient is

non-observable for low lateral acceleration [22].
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Figure 5.17: System response during high speed ramp steer maneuver with EKF added

to the loop.

The close loop constant radius curve (CRC) maneuver results are presented in Figure
5.18. In Figure 5.18, we can observe that the driver of vehicle with EKF is able to
negotiate the curve similar to the passive vehicle. The vehicle with EKF does not exhibit
small amplitude oscillations which can be observed in the yaw rate response of the vehicle
without EKF between 20 — 30 s (Figure 5.11). The sideslip angle performance of the
vehicle with EKF is slightly better as compared to the passive vehicle for moderate and

high lateral accelerations.

In Figure 5.19, we present the low speed ramp steer maneuver results. The true yaw rate
and vehicle sideslip angle with EKF are higher than the estimated value. The controller

is able to track the reference yaw rate and sideslip angle for estimated values. In [22], the
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Figure 5.18: System response during CRC maneuver with EKF added to the loop.

author highlight that convergence may be poor for extremely low lateral accelerations.
This is because for such low lateral accelerations, the friction coefficient becomes non-

observable as cornering stiffness does not depend on it. This can lead to poor convergence
of the filter.

At low vehicle speed, the vehicle dynamics is relatively stable and slow. Even if the
true yaw rate is higher than estimated, it increases linearly with time and steering input.
Thus, the vehicle response to steering input at low speed is consistent and qualitatively
similar to that of active vehicle without EKF. This may not require the driver to make

any abrupt changes in steering wheel input during low lateral acceleration maneuvers.

Next, we present the results for high speed step steer maneuver in Figure 5.20. The vehicle
with EKF does not show large overshoots in yaw rate and sideslip angle when compared to
the system response of vehicle without EKF (Figure 5.15). The yaw rate response of the
controller with EKF converges slower than the controller without EKF. The sideslip angle
response with EKF added to the control loop appear to be diverging. The poorer transient
performance of the controller with EKF when compared to the controller without EKF
is due to difference in controller parameters. Similar observations can be made from the

low speed step steer maneuver results presented in Figure 5.21.
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Figure 5.19: System response during low speed ramp steer maneuver with EKF added to

the loop.
15 6 0.1
f\‘“’ - 0.05
= 10} T 4 —
g NQ - = True D 0
g € —Estimated S,
= =" Ref s o~ -0.05
S 5t ——Estimated © 2
= = True 201
0 0 -0.15
4 6 8 10 4 6 8 10 4 6 8 10
Time [s] Time [s] Time [s]
1 200
0 e = = True
0.99 —— Estimated
-0.2¢ —-=-Ref 100
- —— Estimated
o0 0.98
i_OA [ - = True =
© 06 0.97
0.8 N 0.96
-1 0.95
4 6 8 10 4 6 8 10 4 6 8 10
Time [s] Time [s] Time [s]

Figure 5.20: System response during high speed step steer maneuver with EKF added to
the loop.

5.5. Comparison with an existing controller

In this section, we compare the integral terminal sliding mode controller (with EKF) with
another controller from the literature. We choose the sliding mode controller presented

in [12]. The authors used yaw rate and sideslip angle error as the two sliding surfaces
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Figure 5.21: System response during low speed step steer maneuver with EKF added to

the loop.

and derived the control law. In the paper, the control law is derived while accounting for
parametric uncertainty and modelling imprecision of a prototype vehicle. In this thesis
work, the controller works with a virtual vehicle whose relevant parameters are precisely

known. Thus, we do not follow the exact approach used in [12].

The major difference between the two controllers is the choice of sliding surfaces. We
implement the approach in [12] by switching off the integral terms of the ITSMC with EKF
and re-tuning the controller parameters such that the vehicle response to the steering input
is smooth, especially at high speed. The tracking performance of the two controllers is
then compared by performing steady state and transient maneuvers with VI-CRT model.
The maneuver details are same as those used in the previous sections. Here, we compare

only the true and the reference vehicle states (¢, ) and the actuator inputs (6,, M.).

The system response and actuator inputs during the high speed ramp steer maneuver
are presented in Figure 5.22. We can observe that the two controllers generate similar
yaw rate response. The controller from literature without integral terms generates higher
magnitude of sideslip angle as compared to the ITSMC with EKF. The actuator inputs
required by the existing controller is also lower than the ITSMC even if high controller
gains are used for the controller from literature. Any further increase in gains would
cause undesired oscillations in the system response for high steering inputs at high vehicle

speed.

The results for low speed ramp steer maneuver are presented in Figure 5.23. Here, the
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Figure 5.22: Comparison between a controller from literature and ITSMC with EKF for

high speed ramp steer maneuver.

controller from literature generates lower yaw rate and higher sideslip angle for same
steering input. Thus, performing worse than the ITSMC (with EKF) developed in this
thesis. The actuator inputs required by the existing controller are much lower as compared
to ITSMC which contributes to poorer tracking performance. As mentioned before, any
attempts to increase the actuator inputs would result in oscillations in the system response

for high steering inputs during the high speed ramp steer maneuver.

The close loop CRC maneuver results are presented in Figure 5.24. For CRC manuever,
the driver is able to negotiate the curve with both the controllers. Similar to previous

maneuvers, the sideslip angle performance of the controller from literature is slightly worse
than the ITSMC with EKF.

The results for step steer maneuver performed at high and low vehicle speed are pre-
sented in Figures 5.25 and 5.26 respectively. During both the maneuvers, the controller
without integral terms generates marginally lower yaw rate response as compared to the
ITSMC with EKF. The ITSMC with EKF generates marginally higher magnitude of [ as
compared to the existing controller. The actuator inputs for the controller with ITSMC
do not achieve steady state value whereas the inputs for controller without the integral
term seem to achieve a steady state value. Thus, the ITSMC with EKF would eventually

converge to the reference values whereas the controller from the literature may not.
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Figure 5.23: Comparison between a controller from literature and ITSMC with EKF for

low speed ramp steer maneuver.
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Figure 5.24: Comparison between a controller from literature and ITSMC with EKF for

CRC maneuver.

5.6. Conclusion

The feedforward and the integral terminal sliding mode controller (ITSMC) are tested
using the VI-CRT model by simulating steady state and transient maneuvers. The feed-

forward controller can not track the reference signals due to saturation of IWMs. With
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Figure 5.25: Comparison between a controller from literature and ITSMC with EKF for

high speed step steer maneuver.
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Figure 5.26: Comparison between a controller from literature and ITSMC with EKF for

low speed step steer maneuver.

proper tuning of the parameters, [TSMC is able to track the reference yaw rate and achieve

a 10% improvement without excessively increasing the magnitude of vehicle sideslip angle.

The controller with extended Kalman filter (EKF) as the observer has been implemented

and tested using steady state and transient maneuvers performed with the VI-CRT model.
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The controller with EKF is able to reduce the error between estimated and reference
value. There can be significant estimation error during extremely low lateral accelerations
maneuvers. The vehicle response in this case is smooth and may not require abrupt

steering inputs by the driver.

The estimation errors are reasonably lower for moderate and high lateral acceleration and
the controller with EKF responds similar to the one without EKF. At extremely high
lateral acceleration (near the friction limit), some estimation error in § can be observed.

However, this does not affect the controller’s yaw rate tracking performance.

The ITSMC with EKF is also compared with a controller from literature. The controller
from literature is also a sliding mode controller which does not have any integral terms
in the definition of its sliding surfaces. The comparison of system response during all the
maneuvers indicate that the ITSMC with EKF performed similarly or better than the
controller from literature. The actuator inputs for the controller from literature are much
lower as compared to those required by the ITSMC with EKF even with higher controller

gains.
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developments

In this thesis, a multi-input multi-output (MIMO) controller for improving vehicle lateral
dynamics has been developed. The controller uses rear steering and torque vectoring
as active systems. A linearized single track model has been derived for the vehicle with
active rear steering (ARS) and torque vectoring (TV). Using the relevant parameters of the
chosen VI-CarRealTime (VI-CRT) model, the effect of rear-to-front steering ratio and yaw
moment on vehicle lateral dynamics is studied. From step response and frequency response
functions, we can conclude that a suitable combination of ARS and TV is necessary to

improve yaw rate while reducing vehicle sideslip angle.

Following this, two controllers are developed to improve vehicle lateral dynamics: a feed-
forward controller and an integral terminal sliding mode controller. The controllers are
derived and tested using open loop step steer maneuvers performed with the linearized
single track model. The effect of reference sideslip angle (/3,) on the actuator inputs is also
investigated. The actuator inputs when (3, = 0 are significantly higher when compared to
B, closer to the passive one. This observation can be helpful in setting reference values

that are suitable for the sizing of available actuators.

The sliding mode controller is developed using integral terminal sliding surfaces. The
controller is designed to be non-singular and is able to track the reference yaw rate and
sideslip angle signals in real time. The sliding mode controller requires appropriate tuning

of a large number of parameters.

A new method for generating yaw rate and sideslip angle reference signals is also explored.
This method uses a logistic function fitted to the passive vehicle data. The parameters
of the fitted function are then scaled to generate the reference signals. This ensures that

reference signals are smooth and also account for the friction limit.

The two controllers are then tested by performing steady-state and transient maneuvers
using the more realistic CityCar_FullElectric model of VI-CarRealTime software. The
experimentation with VI-CRT model indicates that TV actuators (IWMs) are undersized.
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This proves to be a major challenge for the feedforward controller. Due to IWM saturation,
the feedforward controller is not able to track the reference yaw rate and can only track
the reference sideslip angle. The integral terminal sliding mode controller (ITSMC), being
a feedback controller, can track the reference yaw rate while achieving less than desired
improvement on sideslip angle. The ITSMC prioritises yaw rate tracking due to particular

tuning of controller parameters.

The ITSMC relies on real-time knowledge of sideslip angle value. Actually, sensors for
measuring sideslip angle are too expensive and cannot be fitted in commercial vehicles.
Thus, we use extended Kalman filter (EKF) as the state estimator to estimate vehicle
sideslip angle using the data from available on-board sensors. The state vector is aug-
mented to also include the friction coefficient. The EKF is able to estimate sideslip angle
with reasonable accuracy for moderate to high lateral accelerations in real time. The filter
convergence is found to be poor for low lateral accelerations where friction coefficient is
non-observable. The ITSMC is tested with extended Kalman filter (EKF) added to the
control loop. During transient maneuvers, a reduction in overshoots in both yaw rate and
sideslip angle response can be noticed when simulating with EKF added to the control

loop.

The ITSMC with EKF is then compared with another sliding mode controller from litera-
ture, which does not use integral terminal terms in sliding surface definition. The I'TSMC
tracked yaw rate better than the existing controller and also resulted in better sideslip

angle response as compared to the existing controller.

6.1. Future developments

In this thesis work, the lower level controller allocating motor torques for the generation
of yaw moment through torque vectoring (TV) follows a simple algorithm. This affects
vehicle performance during high lateral acceleration maneuvers which are close to the
friction limit. A more sophisticated controller which also takes the advantage of brake

torque vectoring may further improve lateral dynamics near the friction limit.

During simulations with sliding mode controller, we had to remove the feedforward type
part of the controller input in order to generate smoother vehicle response during steady
state maneuvers. Here, the feedforward part relies on the linearised single track model.
A more sophisticated approach could be used to generate the feedforward part using
the nonlinear tyre force curve. This would reduce tuning efforts for the sliding mode
controller as the major contribution for the calculation of controller inputs will come

from the feedforward part.
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